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Abstract

This paper describes two approaches for visually exploring climate-related data collected within the citizen science research
project, CitizenSensing. The project addresses the need of European cities and their citizens for enhanced knowledge of site-
specific conditions regarding climatic risks and adaptation measures. The visual exploration approaches discussed are: (1) a
web portal enabling users to gain a low-level overview of the collected data on a map, and (2) a visual analysis tool facilitating
in-depth visual data exploration in search of spatio-temporal patterns. The aim of the study is to assess and discuss the potential
of such visual exploration approaches in the context of Volunteered Geographic Information.

CCS Concepts

o Human-centered computing — Geographic visualization; Information visualization; e Applied computing — Environ-

mental sciences;

1. Introduction

Visual data exploration can be defined as the process of using vi-
sualization to gain insight into large sets of data. As the term ex-
ploration implies, the main focus of such a process is the identi-
fication of unknowns and the generation of new hypotheses to be
investigated further either through continued visual exploration or
by means of automatic techniques [Kei01]. Visual data exploration
is interactive, intuitive and allows the domain knowledge of a user
to be seamlessly incorporated in the analysis. When the data to be
visually explored have a geographic reference, these are commonly
represented on an interactive map enabling users to search for ge-
ographical patterns and spatial relationships and thus to gain addi-
tional knowledge about investigated phenomena.

Having this as a starting point and following Shneiderman’s
information seeking mantra of “overview, zoom and filter, and
details-on-demand” [Shn96], this study describes two approaches
to visually exploring and analysing data generated by citizens
within the CitizenSensing project. The two approaches are respec-
tively concerned with: (1) low-level data overview in a map dis-
play context, (2) in-depth visual investigation in search for spatio-
temporal patterns. The primary aim of the study is to assess and
discuss the potential of such visual exploration approaches in the
context of Volunteered Geographic Information (VGI). The data
has been collected in one of the CitizenSensing project’s campaigns
held in the city of Norrkdping, Sweden.
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The CitizenSensing project develops and evaluates a participa-
tory risk management system that allows urban citizens to volun-
tarily report, by means of a web application, information about site-
specific extreme weather conditions, their impacts, and recommen-
dations for best-practice adaptation measures. The project aims to
assess if and how the system increases citizen engagement and their
contribution to urban resilience. The targeted weather phenomena,
i.e., events with high and low temperature or heavy rainfall, are de-
cided upon with relevant urban stakeholders according to the con-
text of each pilot. The users of the application can view submitted
reports and recommendations of best-practice adaptation measures
related to specific weather events, based on information from mu-
nicipal and public authorities. The CitizenSensing web application
aims to facilitate a high level of interactivity by engaging citizens,
both as providers of locally situated data on weather impacts and
adaptation measures, as well as receivers of specific information on
local conditions and recommendations on how to respond.

2. Related work

Our study is concerned with the visual exploration of spatio-
temporal user-generated climate-related data that includes reports
on weather conditions, impacts and/or recommendations of appro-
priate actions. Therefore, it relates to research in the following three
areas: (1) the use of visualization for knowledge discovery, (2) vi-
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sualization of environmental data, and (3) visualization of volun-
teered geographic information. These are briefly depicted below.

The importance of interactive visualization and the human-in-
the-loop in the analysis of data is underlined by the large body of
research on visual exploration and analytics interfaces [WZM* 16].
Several visualization pipelines have been proposed over the past
years focusing on different analysis aspects and allowing various
levels of user involvement (e.g. [VWO05], [Mun09]). A multitude
of visual exploration interfaces have been developed that facilitate
flexible interactive analyses and knowledge discovery. The com-
mon cornerstones of visualization interfaces of any type are:

e the mapping of data values to visual elements,

e the use of coordinated multiple views (CMV) to facilitate multi-
faceted data exploration [Rob07], [DCCWO08],

o the use of interaction techniques that provide flexibility of anal-
ysis to the user [YaKS07].

In recent years, the visualization of environmental data is gain-
ing popularity and a number of complex visual exploration inter-
faces have emerged promoting their analysis. For instance, Li et
al. [LZM14] proposed an interactive visual analysis interface ded-
icated to the exploration of climate change. Jinicke et al. [JS14]
illustrated the use of the open source library GeoTemCo with
applications on environmental data including storms and natural
hazards data. A geographic visualization approach was proposed
in [NGB*16] for addressing challenges in communication of cli-
mate information to lay audiences, particularly related to climate
scenarios, impacts, and action alternatives. A web-based frame-
work for collaborative visualization and analysis was proposed by
Lukasczyk et al. [LLL*15] and exemplified with a dataset of water
scarcity in Africa. Neset et al. [NWN™19] designed an interactive
visualization tool to support dialogues with water management and
ecosystem stakeholders. Finally, Janicke [Jdn19] presented a sys-
tem based on a series of visual interfaces that enable the flexible
exploration of the European Red List of endangered species.

With the rise of platforms encouraging the collection of user-
contributed data the number of systems concerned with visualiza-
tion of VGI [Goo07] has been increasing. A visual analytics sys-
tem for the exploration of environmental data collected via the
citizen science platform enviroCar was proposed by HiuBler et
al. [HSS™18]. Seebacher et al. [SMP*19] have proposed a system
allowing the prediction and visual analysis of urban heat islands
based on volunteered data from a private weather station network.
Tenney et al. [THS19] describe a crowd sensing system that cap-
tures geospatial social media topics and visualizes the results in
multiple views.

As the review of the three areas outlined in this section indicates,
visual exploration of citizen-generated data by means of complex
visual interfaces is becoming a common practice to obtain a better
understanding of local environmental conditions. As such condi-
tions can be perceived differently by various citizens, it is of pri-
mary importance for sustainable urban development to consider
site-specific information reported by diverse individuals in relation
to urban climate adaptation.
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Figure 1: The CitizenSensing web application for data collection.

3. Data

The participatory risk management system developed in the Citi-
zenSensing project is composed of a web application (figure 1), a
web portal (figure 2), a sensor network, and a database. The sys-
tem aims to collect and store place-specific information to provide
an integrated platform to support local stakeholders, organizations
and citizens in increasing their ability to make informed decisions
related to climatic risks and increase urban resilience.

The web application enables citizens to submit reports on ob-
served impacts of specific weather events and their impacts as well
as seasonal observations, and to assess real-time data obtained from
open access weather station networks. The system integrates data
from the Netatmo weather station networks [Net] for specific cli-
mate parameters, depending on availability (e.g., temperature, air
pressure, humidity, and precipitation). As such, citizens act as sen-
sors by submitting place-based information, are enabled to explore
the data submitted by other users, which is visualized on the web
interface, but are also provided with recommendations for climate
adaptation related to specific weather events.

The data, collected through the web application and stored on a
database, comprises the following attributes: geographical coordi-
nates, date and time, weather event type, impact, personal level of
comfort, picture (optional), comment (optional), as well as the type
of operating system and web browser that was used for the sub-
mission. The data is recorded on the server in a MySQL relational
database management system. When a report is submitted, the web
application does not store any personal information except for the
geographical position, provided that the user has enabled the app to
retrieve this information.

As part of the CitizenSensing project, several campaigns with
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Figure 2: The CitizenSensing web portal.

different user groups were held during 2019 in the project’s four
pilot cities, Norrkoping in Sweden, Porto in Portugal, Rotterdam
in the Netherlands, and Trondheim in Norway. Data were collected
through user groups instead of single individuals in order to pre-
serve privacy. We assess the potential of the proposed visual analy-
sis approaches by analysing data collected in one of the campaigns
held in the city of Norrkoping. The data for this campaign consist
of 3917 reports submitted by 28 participants grouped into 3 teams.
The data were submitted through the CitizenSensing web applica-
tion during the campaign period May to September 2019.

4. Visual analysis approaches

Two different approaches for visual analysis are employed to fa-
cilitate visual exploration of VGI: (1) a web portal, and (2) a vi-
sual analysis tool. While the web portal enables users to gain a
low-level data overview in a map display context, the visual anal-
ysis tool facilitates in-depth visual data investigation to search for
spatio-temporal patterns.

4.1. Web Portal

The CitizenSensing web portal (figure 2) enables flexible explo-
ration of the reported data collected through the different pilots and
campaigns. The web portal has been specifically designed for desk-
top displays and features tailored user interaction to support the
filtering and assessment of data. The web portal has been devel-
oped using open-source Javascript APIs such as OpenLayers for

(© 2020 The Author(s)
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web mapping, Bootstrap for responsive layout, and jQuery for user
interaction.

In the web portal, submitted reports can be filtered by location,
time range (and thus by campaign) or user-id. Furthermore, data
can be filtered by a weather event type or by a level of comfort re-
ported by users. Filtered reports are presented on a map display and
visually differentiated by map symbols that reflect weather event
types under which the reports were submitted. Apart from the map
display, filtered reports are listed in a panel to the left-hand side of
the map display. To keep consistency, in the web portal, we have
used the same symbols as those used in the web application so that
users can quickly recognize these, as they have already become fa-
miliar with them. If a report includes a picture or textual comment
related to the weather event, this information is displayed in the list
view. Reports can be selected through the list view or by clicking
on an item on the map. The selection of filtering can be changed at
any time during the process. The web portal also allows filtered re-
ports to be exported in the Comma Separated Value format (CSV)
for additional processing. The data to be exported are based on the
filtering criteria set by the user as well as the map range (its geo-
graphical bounding box).

The web portal has two versions. The first version, which is pub-
licly available, shows reports without personally identifiable infor-
mation. Personal data such as comments and pictures are not visible
in this version. In turn, the second version of the web portal is pass-
word protected and shows comments and photos used only as part
of the research project in order to support analysis and evaluation
of the reported data.
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5. Visual analysis tool

The visual analysis

tool was designed to explore climate-related

VGI collected in the CitizenSensing project. The tool has been

implemented using

the Apache Superset software [Apa] that is

an open source data visualization and exploration platform typi-
cally used for business intelligence. Apache Superset provides an
intuitive interface for creating interactive visual dashboards com-

bined with an SQL

Interactive Development Environment (IDE).

Apache Superset offers a number of visualization charts, based on
D3.js [BOH11] or deck.gl [Wan17] that can be dynamically linked
for creating interactive visual dashboards.

The proposed visual analysis tool encompasses three visual
dashboards, where each is tailored to support specific tasks depend-

ing on the use case.
visualization charts

The three dashboards make use of six different
to display various aspects of the data from two

separate user-generated data sources. The following charts have
been included in the tool:

1. Map view displaying the position of the reported weather events.
Colour in this representation represents the type of event (fig-

ure 3(A)).
2. Map view with a

hexagon heatmap overlay based on the temper-

ature values taken from the Netatmo sensor network. The height
and colour of the hexagonal prisms correspond to the average
temperature of the bin (figure 4(B)).

3. Sankey diagram displaying the linkages between weather event
type, impact type and personal level of comfort collected
through the weather event reports. The size of the bands rep-

resents the number of linkages between the reported data (fig-
ure 3(D)).

. Parallel coordinate plot displaying climate parameters, in this

case, temperature, air pressure and humidity, from the Netatmo
sensor network (figure 4(E)).

. Line graph representing aggregated minimum, maximum, and

average temperature values for a spatio-temporal selection.
The data are retrieved from the Netatmo sensor network (fig-
ure 4(D)).

. Word cloud displaying frequent terms submitted in the com-

ments of the reported weather events. The size of the word is
proportional to the number of reports (figure 3(C)).

The three dashboards combine these charts in different ways

as described in the following section. All views in each dash-
board are linked by time and weather events through using a “filter
box”(figure 3(B)).

6. Use cases

We present three use cases for the exploration of the collected
user-generated data, and discuss opportunities and challenges for
the proposed analytical methods. Each case exemplifies one of the
dashboards comprising the proposed visual analysis tool. The data
used in these cases concern Norrkdping, Sweden and correspond
to periods with high temperatures, which surpassed the thresholds
for heat wave warnings from the Swedish Meteorological and Hy-
drological Institute (SMHI). Moreover, the data include submitted
reports that concern selected weather events such as heavy rainfall,

(© 2020 The Author(s)
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Figure 4: Visual analysis tool dashboard displaying a selection of data for a specific time period of the campaign with high temperature

measurements.

high temperature or storms during the entire period to discuss the
specific functionality of the presented visual analysis approaches.

6.1. Analysis of visual material and text contributions for
selected events

The first case concerns the demand for an overview of submit-
ted data in order to determine to what extent reports are linked
to specific weather event types. In the CitizenSensing project, the
collected information allows the researchers to provide relevant
feedback to participants during an ongoing campaign, to identify
whether campaign instructions (e.g. observations specifically di-
rected to a certain impact) are followed, or to provide a synthesis to
interested parties so they could analyse whether the provided infor-
mation is relevant to, e.g., spatial planning, climate communication
efforts, and/or indicates a specific risk in an area.

The CitizenSensing web portal (figure 2) fulfils the requirement
of a quick comprehensive assessment and allows, in addition, the
evaluation of smaller samples such as participating individuals or
groups. The web portal facilitates an overview of the types of im-
ages and/or comments that are submitted during extreme events,
as well as their location. An additional functionality, that enables
analysis of the submitted textual contributions, is provided by the
proposed visual analysis tool in the form of a word cloud (fig-
ure 3(C)). The size of the font shows the frequency of the terms
while the words describe weather events (e.g. “’rain”, ’thunder-
storm”) as well as associated terms (e.g. “’cautiously”, flooding”),
colours are set randomly.

(© 2020 The Author(s)
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Both approaches allow the user to zoom in on an area that has
for instance a high number of reports for a certain weather event or
impact, in order to obtain a spatial demarcation of areas that should
be further analysed. Reviewing the images submitted together with
the reports might, for such a selection, be indicative of whether the
high number of reports was due to a certain climatic event, or solely
because a large number of users happened to be in the same area.

6.2. Selection of specific data categories and their comparison
with background data (sensors)

While a pre-selection of data can be made in the web portal, as de-
scribed in the first case (section 6.1), the visual analysis tool allows
an investigation of both the reported data and the data measured
by the sensor network. This can be done for a specified spatial or
temporal selection. The tool employs a line graph (figure 4(D)) pro-
viding an overview of, for instance, peak temperatures during the
campaign period. Based on this information, a user can select spe-
cific dates for which the spatial distribution of reports (figure 4(A))
and average temperatures for sensor measurements (figure 4(B))
are displayed in the map views. As such, the visual analysis tool
provides a number of opportunities to select and view information
based on the identification of peaks in the line graphs, spatial and
temporal selection, as well as selection and combination of differ-
ent datasets.

The high flexibility of the different visual representations allows
for a tailored analysis, which can be further advanced by the inclu-
sion of a parallel coordinate plot (figure 4(E)), to assess the corre-
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Figure 5: Visual analysis tool dashboard displaying weather events and sensor data for a selected geographic area, and linkages between

reported personal level of comfort, weather event type and impact.

lation between different parameters of the sensor data (air temper-
ature, pressure and humidity). This is of particular importance for
the investigation of heat stress that is influenced by high air tem-
perature along with high humidity.

6.3. Analysis of spatial or temporal patterns of specific
impacts, and assessment of data relationships

The selection of days with, e.g., high temperatures allows the exam-
ination of the spatial extent of sensor measurements and the iden-
tification of possible outliers. In this case, specific areas in the city
of Norrkdping can be identified for the period of a heat wave, and
then examined in terms of impact types that were reported for this
spatio-temporal selection.

Figure 5 shows the use of a Sankey diagram to aid the analysis of
such linkages. It shows the distribution of the linkages between the
reported personal level of comfort, ranked from low to high dur-
ing the selected period, the different weather events (high temper-
atures, heavy rainfall, drought, strong wind and storm) and related
impacts (figure 5(C)). This type of analysis provides an overview as
to whether specific weather events were more frequently linked to
low or high levels of comfort and the types of impacts that were re-
ported for specific event types, to provide insight into patterns that
could be further assessed by means of qualitative research methods
such as surveys or interviews with selected participants, or com-
pared to other time periods, campaigns or pilot regions.

7. Conclusions

This paper describes two approaches for visually exploring and
analysing climate-related data collected within the citizen science
research project, CitizenSensing. The project is concerned with de-
veloping a participatory risk management system that allows ur-
ban citizens to voluntarily report information about site-specific
extreme weather conditions, their impacts, and recommendations
for best-practice adaptation measures. Information is volunteered
by means of a web application and visually explored within the
proposed approaches: (1) a web portal enabling users to gain a low-
level overview of the collected data on a map, and (2) a visual anal-
ysis tool facilitating in-depth visual data exploration in search for
spatio-temporal patterns. The aim of the study has been to assess
and discuss the potential of such visual exploration approaches in
the context of VGI. The primary focus has been on the proposed
visual analysis tool.

The visual analysis tool comprises a set of six visualization
charts, selected to display different aspects of the data, and arranged
into three visual dashboards, each tailored to support specific tasks
depending on the analysis scenario. As such, the tool provides a
high level of flexibility for the exploration of spatio-temporal rela-
tions in user-generated climate-related data. In the presented work,
the analysis scenarios have focused on both data selection and iden-
tification of e.g. extreme periods, but also on exploration of link-
ages between data.

A limitation of the work is concerned with the inherent bias that
arises from the data type used in this work; i.e. volunteered ge-

(© 2020 The Author(s)
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ographic information. In particular for this study, the collection
of the volunteered data has occurred through different campaigns
across Europe resulting in uneven distributions and hence multiple
challenges. For example, the data distribution for specific weather
events might be influenced by pre-understanding of the offered cat-
egories, which might impact the number, distribution and type of
responses for different user groups. Similarly, the impacts that can
be selected by users, might not correspond to the perceived experi-
ence of the users, and hence might lead to an over-representation of
broader categories (e.g. personal level of comfort), rather than pro-
viding more specific descriptions of impacts. Finally, bias can also
be observed in the crowd-sourced sensor data, contributed through
the Netatmo weather stations, considered in this work since the
placement of the sensors can considerably affect the accuracy of
the collected measurements [MFG*15].

A future direction of the work is to evaluate the visual analysis
tool with stakeholders of the different European cities involved in
the CitizenSensing project and further develop both the data col-
lection and visual exploration approaches based on the collected
feedback.
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